ags2clloll s
King Saud University

awoguull dusoall
dpwoilly dygull pgleoll

Saudi Education & Psychological Assn.

ISSN:1658-8983

asagaull alhall
asgsll oglall

&.nﬁa.o&*alc&ug:

duwaillg dagupill pgloll dusgoudll duenall l@jand
Agauw ¢loll Ganla

(AY*YY ;taliuw/ 21820 Jo¥1 ay) (abaydt (1Y) adalt













& a3 92! {rkapalt (ralaatt
390 Solall Juaala — ada 5yt3g
(i) Dottty a1 aplall rasganadt Jusmozel
PIRY

dubgaiull dieall|
duuoillg agyl oglal
Saudi Educational & Psychological Assn.

1443-1360 :¢ 14431 43) ISSN: 1658 — 8983

ugy il pglell cuagoull alaall

&Saoma.yga

22023 jiatw/ 21445 J9¥1 a0 oo (12) aaalt






Al malall axgaull dlzall

Wil Q)

Jobedl sga oy plois .3 A
(A333al) 332 U] sl
pill pro
Cdey Qﬁ RYeRL) c)La A
CHSVON ) PNVORETIUE W
P2l Ald <locl
eed| dozma o el | s o
(33l ) ZeadLid) S50 52 s LY Hnaln
Al sy o el Lo
(CHSVON ) PNVORETIUE W
2l dezma o yale .
(3gad!) ayd ALl dasl>
ozl dezme iy s
(CHYPON|) EPEN NWICAI NG PP { - PP
o pidl JLeS (s Jlias o
(03¥1) Jgandl 2asl>
Syl chpw o adily
(Olee) ogald lalud| dasls
bl seme iy 40l s
(392udl) S92 ULl danl>
pall ppaw
gyl el JuSas

'

AliwdI il
Gl s o e ]
(L3gaedl) 392 Ll Zasol>
mlad! Glaslis o ad ol
(agaadl) sga Ul daal>
! L ez iy 398 0.
(A3saudl) eyl iy 8593 Bl Aasl
Gotl ezma o Ml e Lo
(ooedl) £ laies Aasls>
Sluall wes o wllo .
(Foogaudl) LMl sgau ¢ dozma plafl dasl>

Lol polall Zysgawll Laadl (22023 /21445 ©
Mﬂ‘j

093 Leud ol Amll (o s 32 T pubo Bolels o ¥
sy 9l oyl ety 0y 20l Aadlga e Jgial]

Aaaxl
de o=l gy paly bl par dzgs @
(¥ Olgall

2458 e gl aslall Aogaudl Al
Lagaudl Ao yall AL (11451: 5L, )
4674664 : S 4677017 :asla

leall g SV pllacll Loy

https://sjes.org.sa

Aozl of Aol Jlas By oy 8y9,ually ad Vo Lt Jlai Bemg e i Al odn G ¢l pen



https://sjes.org.sa/

a04720 Ajoa alzo
e gud g0 gz iy dandidly Bugu Al pgdall &psgaudl Apaazedl Layisaly (e ol ¢ saigs < uyle) Gouual
Sgiuay sl allaiiy ol elall Eumdl sl (e AgaAll Soluglakl jushas § plewdly palanlly Al Lladg
a2l ALl B39l pslan Bhmss Headhuddl] ekl e s Less Bitie liyius J] gl clalylly Eigmsll
gl — dllyl — Aoy

Aol
BySadlg dlo¥l 2ugal Sigmll pid § Wloag L yes ks 850,19 el
:Alwill

iy edadl emedl el (e A5l Slaslek yuglat  pleaidls palailly 2ol Jlome § ditumyd) Zalall Sigomdl 45
oLl Ll s yally s gacsdl Al § syl
ol

slatll lidaall o] § b yalls Arelall lomiad LNl § s Jusoly Jols 53075 S5 puuls -

Aolally

Adpladlly agladl &gl pi5 M5 (0 Lplawdaty Lgafll pglall joglat 3 dealud! -

(el el l a3l oIl o yig yK ¥ s ALY 1y Adlall B3gally s U1 Bppoikl gl y 85 —

el Bl Jlme § pshaill § peusd @Il gl o0 -

Lebles Lbms ptlms¥ 3agully craail! oLl i sleg ndgs -

owdidl ey Al Blats Sl i€ (e siimy Loy Aieie Able iyl (aye -
Jiill ¢ 3H20
aealanl| 2elail Blar A1 SHSALLy Hg Ul LLasll i A1 Reaelatlly Liguill Sliaaitll pcen Alxll ,ads
aekly ccdlially  elally iyl

VIQIQ cdlar

1990 o5l /21410 Gleads " i e s Ao U1 Wl olgins sue ol yiue

2018 -yl -12 /21439 - Jo¥1 gslex -27 gl pglall asgad) dlell” Jf Aokl ool pdl




093 Leolaiwl ol cleglas lais allai f 3 JLoYl
o=l Aa ity (e A0 laS Aadlge (e Jgsal!

Al § p4ill dogys

Aualall A8y5)) Jlatal pllas Lpeasy Q) aaddl 050y 36,8 o
Lele 238151y g ASIY

3 sl ol g (DOC) 359 Liprmy el ils 3LoST @
G dga 24K b (resa pe al3ll e s Liag bl
9o LS Juopw "cedl ale” ol s Slemdl Gl

Apazeadl Sloslally coedly dalasll Gl puex dias o
oo iy 2ol Jsazdl § oaSiladl cnt>Llly es Ll
(9 AT Azl ollas

bl Lo et Ll e gny 0l Al Anliud ady @
By Lelsly ool cals ciliolgag bog, i ladg dualall
Jtopus dag¥l (40 42 b L AN puie 0] S cAaline
Ayl st lasle

dalatl d8yg0l laiolge

Ji> gl § 2l B000 dualall 28,501 lalS sue jolezy YT @
olaxllly J&a¥ls Joluzlly ax Ll aels) JIs>¥l (e
(g, lly iualadly Gilmi¥ly oyl

Olgie 4 sy AalS 200 e (aslll SlalS suc ws M e
A lall cledSg damiling Ling Ldlals Aalall 23)511

e 14 Ly gl=i¥ly 2l Sakkal Majalla sl puseivy @
Al Gagliall Baosd

d¥ amanll lacls cuosee JSE e doxdl lo LS @
(=¥l all) ralslls 48,001 Olgie povass @ls

ol Al e Sl e (0 0 2.58mi0a]l Jinlga @
oo 1 paagandl o 48Lalls fose 3

yda Ul @l aels e

12 Ly Joazl olgies 10 Joladl 3 asddl by (ulas @

1234596 pyally oS5 ) §ala Yl apar @

Gl 5 LK 3 Ll YN APA allan al5NI

e bl Al (eis Lmedy Zppall polall pas iy, @
s iy dmimsall Liag 1 Adsylo e Byailly (il
Ll
https://www.youtube.com/watch?v=]XKSn18IpTs&ab_

.channel=DrRizwanAhmad%2CPh.D

) Sladad)

FIPS (R RVY|

Slaziadl slaedl 3 dsl duoly deld g90,5 S8 puuls o
Agalally a8latl Slaall o) (§ 448 yalls dualall

S I e Lelagdaty 239001 aslall skt (3 dealud) @
Adpdarlly dylall g )

Aoy adlall Basmlly @uls @1 Bpaill Sigmdl ,a3 @
(HAlally el 281530 asysg 5182419

feballs Bl s  sushadl] e 1 gl 25 o

Ul olnd ugudlly pupeill eimlll i sleg pdgs @

Tdles

S5 Elnsly S e e Loy Alteia Blle jlas Gy
cowiidl @leg 2 AL

Aol doliw

e ket Lo Lpd dd Lo G AUxll a5ls @
sl LISy (s3gandl pormll dde asds gl LOLY!
Lble 3 yuall) 2,803 2l ladl 5100

Lhas il @) Al alall gLl alell ,ais o
) puas ol laydd Gewn @ @y LAl Slesingay
ey

LS 8 paselo po Aujalems¥l of Ayl carally el § 401 @
A8 (200) e s ¥ il

el ST et @S5 of A8y of Wdliwel Al Jas ¥ @
cdalmill £ 1551 (0 g95 6T Lo ol ¢ aaizlly g, Sall (oYl
ol Guall of 8 lanll of (glguall of

Ul 39 aladl slas e ,aill dalall Gho¥l Jldzal oz @
ol e oSliay AL o) aey el aBsT S92
L H9 AT

Al do g Alall @3 oSO Slaspe el Jidiwi @

Ldae Jslie Allo pgsy of sl ol oolan Y al=ll LI o
(oL prpased Gloma 5 201) eyl alall 2

e cAalall Blidl e alzadl Zualadl 3lo¥) Al Juas o
aliadl 48,001 095 VT iy LS celld e ol @iy o
e Wyl & le g bl iy

Ogent § Amall Gio AT adoll e Aualall Glog¥l L2005 o
Umoll dosbd die Jos LaugicS age 100 e s ¥ 8506
b 8y dillacly

Bolely oy Yy cilmell Absgims Jadlly pidall B5dm piar @
Wiy sl St b s of Al (30 6 32 (6T 1 ol o
Jemadlly pguatll s 3 Lo &l of 469 i80) ool



https://www.youtube.com/watch?v=JXKSn18lpTs&ab_channel=DrRizwanAhmad%2CPh.D
https://www.youtube.com/watch?v=JXKSn18lpTs&ab_channel=DrRizwanAhmad%2CPh.D

-

Labiws e b (e Josadl vay Sl allay o Ay @
sl gy by ulaglady Azl

I (e Apalall dadyg auds Calgall Sy gz b (10 @
adladl 28) ales) g Az yuie Slghas Bue

sedl da ale

Ladais Aanlie (o STy Aeald Lol dwliadl oy @

Lalgiuas £ L35 ls Zoygull pughas de Joall @

Slaall il Glladiwly Zeully casyadlly el o

bogyd pe Ldldasl (gue wpuzmiy Lpaz ey Sl Jlidiwl @
.lp_g._\_n QJ..J.J\

oo Loyl oSl el @lud e Sl Clgal LI o
Aade

e LLals CeSall J] gl S| o

daaill pand Endl p b dis S Ll o gewisll @

sl Aazlie day done (o Gl dd olag Al bl e
L co Ll bty (aaSel!

Al 3 AN Sl Jlaial

il Sl dalie @

oo Ledls oo aSTl Slass] S o oY1 aeadll Bamlpe @

elasy

A Slegli)

LosSCndy A8y Sl 2

(Coldl) calsll 0o of Aelall Wpll Jliyl bz, @
Calyall 05 o coms 140 ¢ 9 A1 Al llas 3 Joms
AL e (e Bl et psel) ol

LosSomig 4891 Jldiunl Al iy

Lua oy Jediiwy dball a8y alad] (e sl@¥l sz @
ol Agd oz dale dodbl dary bl oyl
1 pamall

s Lo tandl 43o e yupnll g HaBlso die o
alal) 88,501 o § Oomsmiite (a8l

o8 dsng dlple sl st alloay raSil) 293 Bage uay @
o sl elyal Lol Sl 6T lady cm Ll LLigms,
ORI

sl sty e claazl el dag Agelall Baygll pyai @
llasM duass oled Jsds avats cale po

e oSl G3uall Aualall A8yoll cilo il ity Jomy @
lasdL daidy Calsll Al ke

slog oyl Aga e ooy Gl o 201 ey 0 any @
LA Ealdl ol ale

o
<
<
<%




YOS (v WE N bt |
oLl s orog «nadall demimg ally dazms Lins (e adludly 3bally (el lall oy 4t el
oy Tl p g )
(A5 polall Bosgaadl Alll) (o pdee SUIN suall al,SIH cimldly ¢80 puds of waws
& ey oAl 23 5l Liagd (p0 a1 G e G Sigmall (00 e (ool Eamll lad cdpiadd
IS e S

Silps sl Lol thike Silegunga clolis JI Agull Sluhdl e Ao gazme stall s aatig
Sl gl gl ASaT1 Sl 53335 § Lasleliy SAMR ziges 335 £lilasa¥l oS olad
Fls 2391 UL B lyloo Beait! 7 ke g 3903 ilill «Augslal] Ao Ll conulondly FwntiH yluca
2035 B3 Bukomg Ao 8 s Bl Jglis Lo (il Ao XLy sl ] Sl (gl Lrlilany
UL Analoms 3S5EL S5 Bl Sl s il pSaT ] Aais § s ASIY) bt julae o
Baoyall 2SLell 3 gl puylalls YTl (o5 #3185 sleal faal I Eemdl Jolis Loty cagau
& oLl uayatdl 593 : bl ezl Jglig eyl B3Leall pga § ik a3 Azg (10 L3gad
Gl Jolizy cumsilly Joliall Jlma § JULY! ool Ao clalal syl #1531 juslas
Jolis Lesd caladl mulaall cSlle o Lig 158 Aimilr +Lis] plaall (e gl gnaatll SBLAT < sl
Elegarll Jelas Asgadl Zoyall ALl § choaall els¥1 13 Lulakl tasadl § a8l ol
TIMSS 2019 &sjadl SLLel aluseialy

saliny Jlis Lo suall 150 oo Ogaicdly pioldly shall wm of 3 Job Aall oy isns
S i) Adsldl plofday pellasde (Al O calel cpdplae I cipiny plucminls
Fugalll pglall gl 3 e Ledyang Liale sleg Liaimgs Layglaty alxl

cud-‘l.-.\-b«-” 9‘3-“) J! L“;.DL(‘-” 41\‘3
22 Al (i

o gl d9auw (33 pawa ..






Olagional!

nwxaxl £ g 901
1 A Sllea ju3aT @ Ladleldy SAMR zigai 389 Flikaya¥l oSU1 olal &ilps uasal
Wil Ao b oLl g Ao i lana ilidls (g (guelnl]
Gl aex L s ooge sdue (ylayl ]
23| usastl oMl gl Lelileny (£odly o) JUALI BUS Silles Aeiid gds gises
2 gali 2L,
bl Dl 5158 .
43 Sildls g il aSand| deais § Sig ASTY pulad! sulas (e dails Auny i Busg 2uleld
39 UL daeloms aS LI Jo¥1 diwd
L”,?)zllqum.a.i S| dazma iy el o
65 e 5l Ay (o0 B9l g pall ALl (G Agilill oyl ST & 950 38 1901
dewwyl | 3oLl pgas
el dlilae iy laga.s 2991l dase iy Aalola)]
85 Jelarll Jlme § JLYI (ol dlo e cilelal guayutdl ¢l jaglas § aldll uyuill 593
49l
Olelall agd iy golia . Bl Il Aa
107 aladl pelanll Gl 6 g 598 Amilar £l palant oo il aeland! w3LalH
Sl Glpas e o S J! e 2] g il e s aye .
S dazma (pr ase Lolasdl gold s Lglas desl o dema o
131 Underperforming schools in the Kingdom of Saud} Arabia Clustering analysis using

TIMSS 2019 Microdata
Dr.Mohammed H. Alghamdi Dr.Tomasz Gajderowicz ~ Stefano Pagliarani







cegsaldl ASaal Sllen 5u3aT @ Laalelis SAMR 353 389 £llaa¥l s K01 olad Sl uanat s 3l L toase olas)

- glad| ASattl ilyles 39305 3 LiaeleLig SAMR 75503 385 (Slilaso¥ oS olal &l s ool
Lgsldl A Al bty daidl slne ol
@il desi L s M age sire ¢slagl
(21444, 08/ 01 Jids- 2 1444/05/08 ,siill ».45)

Sl 33595 8 SAMR 73503 389 daasall (Fllaia¥l (K @lai wlys Alels (e caasl ) el lia Ciug tpaliiad
4 prasatll 13 quyzetll ill Gomdl dazel U3 e gus 39 Bogilil) Al L sl lg Aoti)) slane Sildls s ygaolnd] xSasll
e copaall aas BAaE Apuas ¢33 L Caially ol il slus (o 2l (18) (e el Bige w99 « gyt
LS lamg meliall pans Jid auall e galdl xSatll Sllee a5 saliie 3oy Y1 olaly £lilai¥l (I maliy
Gslias] J1s 3,8 5929 ) gl o plaly e ldUall (L8 (o Saasall AV @l aylitn @uuind Biiny i oy 38 lay caieiu!
38 3929 il SuST LS« guadl (ol wllad galoedl Satll bl gaadly (all Geluall @ ldladl cilays Jaswso o
o Blas] JIs 3,3 35299 B80% cxlly swldl ASatll Sl guadl (oliall § Sldlall ileys awsgio o Bl JIs
®oln e (reslall dumsi By 9500 Sl (quagl w8y (B0% by Y1 elad ayliie sl il guadl uliall clanys Loy
Al qalasl) 3 plila ¥ (S cliaas s Jgsol (3 slalall 3yl Jolils Bt ys ol Slazeind Gpalaall G gl
sgsadl e 8yanll agd al) Ralas¥l Y @l o slla Y1 KA e Lial | o LedST)

Designing Artificial Intelligence Learning Experiences Based on SAMR Model and its

Effectiveness in the Computational Thinking Skills of Female Students in the Engineering
and Computer Track at the Secondary Stage

Eman A. Awad® Lina A. AlFarani®
(Submitted 02-12-2022 and Accepted on 21-02-2023)

Abstract: This research aims to reveal the effectiveness of artificial intelligence learning experiences designed
according to the SAMR model in enhancing the computational thinking skills of female students in the
engineering and computer track at the secondary stage. In light of this, the research adopted the experimental
approach with Quasi-experimental design. A female student from the engineering and computer track in the
second year of secondary school in Al-Qunfudhah city, who underwent training on the artificial intelligence
and machine learning program, a scale for estimating computer thinking skills was applied to the sample before
and after implementing the program, and a post productive evaluation card was used to evaluate the designed
machine learning projects. The results of the research showed that there was a statistically significant difference
between the mean scores of the students in the pre and post measurement of computational thinking skills in
favor of the post measurement. Statistically significant between the average scores of the post-measurement of
the skills of producing machine learning projects and the test is 80%. The research recommended the need to
direct those in charge of professional development programs for teachers to develop training programs Rebate
deals with the most prominent practices in the pedagogy of artificial intelligence techniques in public education.
Keywords: Artificial Intelligence, Machine Learning, Cognitive Systems, Image recognition.
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A proposed model for literary essay writing skills developing and awareness of its processes
among gifted students at the secondary level
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Abstract: The study aimed to verify the effectiveness of a proposed model in developing literary essay writing
skills and awareness of its processes among gifted students at secondary school level. The study sample
consisted of (41) talented students who attended the first semester of the academic year 1443 AH in Mecca,
who were selected randomly. In order to achieve the previous goal, the researcher prepared a test to measure
the skills of the literary essay, as well as a scale to measure awareness of essay writing processes. The students
of the experimental group were taught according to the proposed model. The findings indicted that the
experimental group students could substantially and successfully improve their literary essay writing skills and
awareness of its processes compared to the level of their counterparts in the control group.

Keywords: the proposed model, Literary article, Awareness of essay writing processes.
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The effectiveness of a teaching unit based on e-learning standards in developing productive
thinking among first-year female students at King Saud University
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Abstract: This research aimed to reveal the Effectiveness of Teaching Unit Based on E-learning Standards in
Improving Productive Thinking of Female students of the calculus course in the Common First Year at King
Saud University. The researcher followed The experimental approach, The research population includes all the
female students that sample of (48) female student <the research sample was chosen by random cluster method
consists Both groups of 24 female students.<The results showed a significant statistical difference between the
mean scores of the students of the experimental and control groups Post-application of the productive thinking
test In favor of the of the experimental group.
Keywords: Productive Thinking, E-learning, Common First Year, King Saud University.
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The roles of student affairs assistants in secondary schools in the Kingdom of Saudi Arabia
from the point of view of general school leadership supervisors
Fatima S. Al-Dawoud Haifa A. AlSuhaim®
(Submitted 18-04-2022 and Accepted on 04-12-2022)

Abstract: This study aimed to explore the perceptions of general school leadership supervisors about the
roles of student affairs assistants in secondary schools in the Kingdom of Saudi Arabia and to determine the
requirements for activating those roles. To achieve these objectives, the interpretative approach, which
belongs to the qualitative research, has been employed. Data was collected through individual semi-
structured interviews with a purposive sample consisting of all general leadership supervisors at the Ministry
of Education (ten in total). The results indicated that the roles of student affairs assistants can be described
under four main categories, which are the administrative role, the academic role, student counseling tasks,
and student activities tasks. The study also revealed that there are many requirements for activating the roles
of student affairs assistants, classified into three areas: the organizational, personal, and professional
requirements. In light of the research results, a number of recommendations have been developed including
the need to clarify the roles of the student affairs assistants, and the roles associated with it, the need to pass a
special program for preparing student affairs assistants.

Keywords: The General education, School's assistants, Academic Advising, Student Counseling, Student
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The Role of Reflective Teaching in Developing Teaching Performance of Female
Kindergarten Teachers in terms of Interaction and Guidance
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Abstract: The study aimed to identify the role of reflective teaching in developing teaching performance of
female kindergarten teachers in terms of interaction and guidance, and to found out that there are differences
in the sample responses according to the two variables of (job experience, the number of children in the
classroom). The study adopted the descriptive survey approach. The two researchers prepared a questionnaire
that was applied to (190) female kindergarten teachers in private Kindergartens in Riyadh. The study showed
that the sample agreed that reflective teaching has a significant role in developing teaching performance in
terms of classroom management and positive interaction, which were represented in the following practices:
Reconsidering the way they interact with children and improving the way they deal with them. And in terms
of guidance and behavior control, which were represented in the following practices: Observing unacceptable
behavior of children and reviewing the extent of their patience and calmness while dealing with children's
behavior. It was also found that there were no statistically significant differences between the responses of the
study sample due to the difference in job experience and the number of children in the classroom. Accordingly,
the study made a number of recommendations, the most notably: integrating reflective teaching into the
professional development programs for female kindergarten teachers as an effective educational approach.
Keywords: Reflective Teaching, Kindergarten Teachers, classroom management, directing behavior.
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Abstract: The study aimed to identify the role of reflective teaching in developing teaching performance of
female kindergarten teachers in terms of interaction and guidance, and to found out that there are differences
in the sample responses according to the two variables of (job experience, the number of children in the
classroom). The study adopted the descriptive survey approach. The two researchers prepared a questionnaire
that was applied to (190) female kindergarten teachers in private Kindergartens in Riyadh. The study showed
that the sample agreed that reflective teaching has a significant role in developing teaching performance in
terms of classroom management and positive interaction, which were represented in the following practices:
Reconsidering the way they interact with children and improving the way they deal with them. And in terms
of guidance and behavior control, which were represented in the following practices: Observing unacceptable
behavior of children and reviewing the extent of their patience and calmness while dealing with children's
behavior. It was also found that there were no statistically significant differences between the responses of the
study sample due to the difference in job experience and the number of children in the classroom. Accordingly,
the study made a number of recommendations, the most notably: integrating reflective teaching into the
professional development programs for female kindergarten teachers as an effective educational approach.
Keywords: Reflective Teaching, Kindergarten Teachers, classroom management, directing behavior.
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Learning Loss Resulting from Education during the Corona Pandemic among General
Education Students
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Muhammad A. Khasawneh® Fadi M. AlKhasawneh®  Saeed M. AlAsmari®
(Submitted 21-11-2022 and Accepted on 25-02-2023)

Abstract: This research aims at identifying the reality of learning loss resulting from educational during
Corona pandemic among public education students, particularly in the General Directorate of Education in Asir
region. This research used mixed-methods design to achieve its objectives, in accordance with the exploratory-
consecutive design whereas both qualitative and quantitative instruments were used. The sample of this
research was five educational leaders chosen from the General Directorate of Education in Asir region,
documents showing the results of the diagnostic test of educational loss in the second semester 1442/1443, and
(384) teachers who were randomly chosen from the General Directorate of Education in Asir region. The
included instruments in this research were the documents of diagnostic test results, interviews, and closed-
ended questionnaire. The validity and reliability of both qualitative and quantitative instruments were checked
and ensured. The results of this research revealed that the educational field needs to determine the basic skills
of the educational courses which students’ lack of knowledge leads to learning loss, unite the concept of
learning loss among those who are meant to address it, enhancing and reinforcing teachers’ awareness and
competencies to address learning loss, paying extra attention to psychological and social aspects while
addressing the educational loss, and to develop the educational syllabi in order to clarify the most important
skills that students may lose and their remedial procedures .

Keywords: public education, the gap in educational achievement, addressing educational loss, the missing
basic skills.
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ABSTRACT: This paper aims to identify disadvantaged groups of schools in the Kingdom of Saudi
Arabia and offer tailored recommendations to improve these schools’ performance. The empirical
analyses conducted in this paper are based on the 8"-grader’s microdata from the Trends in
International Mathematics and Science Study (TIMSS 2019). To identify groups of schools with
homogenous characteristics, we used k-means clustering and latent profile (for the sake of robustness
checks). Statistical grouping allowed us to identify sub-groups of schools and latent patterns of their
performance. After identifying the main differences between school clusters, the weighted
regressions on their mathematics and science achievements were performed using the explanatory
variables describing the school, teacher, and student characteristics. Results show that the low-
performing cluster is, on average, around 150 points below the top-performing one (which performs
close to the international average), which means that students from the disadvantaged cluster are far
behind basic curriculum requirements. Those schools differ fundamentally concerning student and
school resources, environment, teaching method, and teachers’ characteristics. The data show that
support for students in these schools is indispensable, including providing them with access to
appropriate educational materials they cannot access at home.

Keywords: MENA, School Profile, K-means clustering, Education Improvement, TIMSS, ILSAs,
School Reform.
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Introduction

Studies show that we can position schools
on a spectrum of cumulatively advantaged to
disadvantaged (Thrupp & Lupton 2011; Poesen-
Vandeputte & Nicaise, 201 5). In the literature,
attention is paid primarily to the latter (Lupton &
Thrupp, 2012). Depending on the position of
schools, their needs are different and require
diverse responses. Often it is not possible to
create one universal policy, since this would
discriminate against certain groups. Clustering
schools into homogeneous groups allows us to
evaluate problems more accurately, the proper
allocation of resources, and better response to
specific needs. Policy and treatments can be
based on a better understanding of the school
groups: instead of one, several solutions can be
proposed and tailored to the respective clusters.

Certainly, all schools are guided by
common goals - to provide high-quality
education, prepare students for life in society
and facilitate their entry into the labor market.
Sharing the same goals, why do some schools
perform better than others? Are they more
effective, or are there other factors behind this?
School context is made up of different kinds of
resources. Firstly, schools can differ strongly in
terms of school population and student-level
characteristics. The literature most often
emphasizes the differentiation of schools due to
the socioeconomic or ethnic characteristics of

students (Reardon, Yun & Kurlaender, 2006;

Colman, 1968, Agirdag, Loobuyck & Van Houtte,
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2011; Corcoran & Jennings, 2018). These
differences are often compounded by the
division of schools into public and private. In
some countries poverty and ethnicity are
correlated and ethnic minority students are
more likely to attend poor schools. As
socioeconomic status is a one of the main
predictors of achievement (Palardy, 2013;
Owens, Reardon & Jencks, 2016), usually the
proportion of disadvantaged students is in line
with the school’s performance. Students from
poorer backgrounds make smaller progress
compared to others (OECD, 2011). The impact of
socioeconomic status on education is explained
by role models, different values, beliefs,
expectations of further education and life, as
well as the level of parents’ expectations; all
these features may be reflected in attitudes
towards education (Palardy, Rumberger &
Butler, 2015). The status-based self-selection of
student can even widen the inequalities and
worsen opportunities  for  the most
disadvantaged, leading to lower aspirations and
participation rates in later education (Schmidt,
Burroughs, Zoido, & Houang, 2015). Also, well-
off students attend well-equipped schools more
often. Phillips & Chin (2004) noted that schools
serving low-income populations usually offer
fewer instructional resources, less experienced
teaching staff and a less demanding or rigorous
curriculum, which may explain the lower scores
of their students. Teachers employed in
also have lower

disadvantaged schools
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expectations of their student's achievement,
which Warren (2002) observed in poor urban
schools. It is worth adding that teachers’
expectations disproportionately affect poor
students” performance (Sorhagen, 2013; De
Boer, Timmermans & Van Der Werf, 2018). The
literature suggests that the most educationally
oriented parents and students and well-qualified
teachers gravitate towards schools with better
facilities and technology. Both groups are guided
by an interest in their own good and strive to
maximize their satisfaction. Research shows that
teachers are even willing to commute further to
a place of work if it offers them better conditions,
instructional resources, and teaching materials.
Regarding teachers, studies indicate that
disadvantaged schools have higher teacher
turnover and higher percentages of novice
teachers, which lowers students’ educational
results. We see that good schools simply
accumulate resources.

School differences may partly result from
school districts’ financial

inequalities  in

resources. We may deal with regional
differences, providing children with unequal
opportunities for educational success, such as a
safe environment and school facilities. With the
distinction between rural and metropolitan
schools also comes the distinction between the
advantaged and disadvantaged areas within
countries. Lupton (2004) underlines the point
that because of this educational policies should

be contextualized to local circumstances.
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Apart from socioeconomic and ethnic
composition, we can also observe segregation by
previous academic performance. More selective
schools may perform better not because they
provide better services but because they simply
do not accept poorly-performing students (Hind
& Pennell, 2007). The effect is stronger when
pupils are sorted into different tracks by ability
(West, Hind & Pennell, 2004; Danhier, 2018).
Study problem

The historical trends in Saudi students’
performance show that the country’s
educational system faces significant challenges,
as scores obtained in the TIMSS assessment are
below the international average and do not
show consistent signs of improvement (Mullis,
Martin, Foy, Kelly & Fishbein, 2020). This can
generate significant losses, not only for students
but also for the development of the country, as it
has been demonstrated that a better educational
performance can improve economic growth and
development in the medium- to long-run
(Hanushek & Woessman, 2010). Thus, it is
important to correctly evaluate the most urgent
interventions that could be made to improve the
educational performance of students, and
especially so in the most disadvantaged schools.

This paper aims to fill the gap in defining
tailored recommendations for the
disadvantaged school cluster. Implementing
targeted policies requires first the clear
identification of vulnerable schools. This process

can be done using many different methods. In
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this paper, we used both k-means clustering and
latent profile models using the microdata from
the TIMSS 2019 assessment. Statistical grouping
allowed us to identify similar schools based on
predefined characteristics. In this way, the group
of schools that need the most help can be
identified. Finally, the most disadvantaged
schools were described in terms of their
statistical characteristics. Based on this evidence,
the most effective measures for the
improvement their situation are proposed.
Governing Saudi Schools and policies for

school performance

Ministry of Education (MOE) in Saudi
Arabia centrally manages 38,000 schools, half a
million teachers, and six million students
through 47 education directorates and nearly
250 educational offices (MOE, 2020). Though
the daily operations at schools are delegated to
school principals, the MOE is responsible for
setting educational policies and curricula,
allocating financial resources, hiring staff,
selecting and/or approving textbooks, and
maintaining the education system (Meemar,
2014). In this daunting task, the MOE conducts
it activities through supervision departments,
with nearly 10,000 supervisors at the central
level, and through educational directorates.
Supervisors basically ensure the compliance of
schools, and support them professionally and
administratively. During the last two decades

there has been a trend in K-12 reforms in Saudi

Arabia that led through other governmental
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bodies than MOE, aiming for more governance
and accountability of reform initiatives.

Among these reforms was the King
Abdullah Project for the Development of Public
Education, “ Tatweer,” was initiated in 2007 by
King Abdullah (1924-2015) and subsidized with
a seven-year budget, the largest ever, at $2.4
billion (Tayan, 2017) aming for decentralization
of the educational process administration and
granting of more autonomy to educational
offices and schools.

Six years later the Public Education
Evaluation Commission (PEEC) was established
to become a fully independent authority from
the Ministry of Education. Besides evaluating
schools, and building qualifications for
educators, it was charged with administering the
International Large Scale Assessment (ILSAs)
studies such as TIMSS, PIRLS, and PISA (ETEC,
2022).

In 2020, the Human Capacity
Development Program (HCDP) was launched.
This is one of the most prominent institutional
reform megaprojects ever (Saudi Vision 2030),
that focuses on developing a solid educational
base for all citizens (Vision 2030, 2022). Among
its 16 objectives is improving fundamental
learning outcomes, with specific s indicators
mostly related to ILSAs and expecting about an
(4-8 SD) increase in student scores. By 2025, for
example, it expects 8‘h—grade students to score

484 (484/2019) in mathematics, and 493
(402/2019) in science.
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Despite the ambitious aspirations of these
initiatives, the historical data for participation in
these assessments since 2003 (Mullis, Martin,
Foy, Kelly & Fishbein, 2020) indicates that there
is much to be done. However, with the
tremendous commitment of government to
address the increased demands of education,
more effective policies should be tailored to the
local context and continuously evaluated.
School achievement in Saudi Arabia

International assessments provide a
broader perspective for the assessment of the
outcomes of education systems, not only in
terms of student performance but also in terms
of looking at the situation from an aggregate
perspective. The differences in outcomes may
result from the individual characteristics of
students and also from the features of the
school. It should be borne in mind that students
with different backgrounds are rarely randomly
assigned to schools, leading to socioeconomic or
ethnic disparities, magnifying differences
between schools. Various problems and needs
require separate solutions, so policies should
take this into consideration. However, in the first
step, we should verify whether we are actually
dealing with diverse schools, and then identify
problems and needs and their scale.

Saudi Arabia participated first in the TIMSS
in 2003 with a focus on 8th-grade students, and
since 2011 its participation as included both the
4th. and g grades. Recently, Saudi Arabia

participated in the TIMSS 2019 assessment,
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which allows for an up-to-date evaluation of the
situation of schools in this country as it was in
the months before the pandemic. For the
purpose of this study, only the results for gt
grade students and their schools will be taken
into consideration.
Methodology and study tools

The data analyses have been run using data
gathered from the 2019 TIMSS assessment for
8[h—grade Saudi Arabian students (Mullis,
Martin, Foy, Kelly & Fishbein, 2020). In addition
to assessing student competencies in
mathematics and science, the TIMSS framework
includes questionnaires administered to the
students themselves, their teachers and the
school principals. When analyzed together, the
answers to these

questionnaires give a

comprehensive and internationally-
standardized picture of the status of the
educational system in a given country.

To identify groups of schools we used k-
means clustering and latent profile analysis.
Clustering is the process of grouping similar
observations.  Clustering algorithms ~ “are
presented with a set of data instances that must
be grouped according to some notion of
simifarity” (Wagstaff, Cardie, Rogers & Schroed|,
2001, p. 577). The aim is to minimize within-
group differences and maximize differences
between groups. The k-means is one of the
methods used for the allocation of an entity to
the appropriate group. In order to perform it, the

following steps are followed:
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Choice of the number of groups - k.
Selection of initial seeds (“means”) —
centroids for k clusters.
Assigning each observation from the dataset
to the closest cluster centroid (the distance
of observations from centres is counted as
Euclidean distance).
Recomputing centroids for each of the k
clusters based on the assigned observations.
The procedure is repeated until the
observations cease to change the group in
subsequent assignments.

To determine the optimal number of
clusters the Pseudo F index, which describes the
ratio of between-cluster variance within-cluster
variance, can be used. The selection of the
number of clusters is based on maximizing the

index:

GSS/K L
WSS/N _K

where GSS is the between-group sum of

Pseudo F =

squares, WSS is the within-group sum of
squares, N is the number of observations, and K
is the number of clusters. In order to evaluate the
clusters, we used three measures, namely the
average school performance in mathematics, the
average school performance in science, and the
average sense of school belonging (which may
reflect the well-being of students at school).

The latent profiles method was used as the
robustness check for clustering. Kaufman and

Rousseeuw (1990) define it as the classification
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of similar objects into groups, where the number
of groups and their forms are unknown.

The latent profiles method helps with
identifying the unobserved groups. Itinforms us
of who is likely to be in a group and how that
group’s characteristics differ from others. In a
typical latent class model, a latent class model is
fitted with a categorical latent variable and
categorical observed variables. A latent class
model that instead of categorical has continuous
observed variables is often referred to as a latent
profile model. To build the latent profiles, we
selected the following variables taken from the
TIMSS questionnaires administered to students:
average scores in mathematics and science,
disorder during mathematics classes, clarity of
mathematics, clarity of science, liking
mathematics, liking science, confidence in
mathematics, confidence in science, student
sense of school belonging, bullying, and
availability of home educational resources.

After selecting the number of groups, the
optimal density (mean, variance) distributions
(Gaussian) are determined for each variable. In
this way the probability of belonging to a certain
group in the case of a specified value of a
variable is known. The probability of belonging
to a class is calculated on the basis of the
probabilities of all the given variables.

School clustering
The TIMSS 2019 dataset for 8‘h—grade

students provides observations for 209 schools

(Mullis, Martin, Foy, Kelly & Fishbein, 2020). The
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average school results were 409 for
mathematics and nearly 446 for science, which
corresponds to the intermediate international
benchmarks'. The analysis showed that there is
indeed a large gap between the highest and
lowest performing schools, averaging 278 points
for mathematics and 316 for science. The lowest
school average result in mathematics was nearly
298 points, while the highest was 576 points. For
science, these scores were 303 and 619 points,
respectively.

When comparing mathematics and science
performance at the student level and school
level we can note that the science distributions
are shifted to the right and inclined towards
higher results, and that they also show higher
variation, yet we deal with many low-
performing schools.

This highlights the school segregation in
terms of results; there are advantaged and
disadvantaged schools, which create various
educational opportunities. This has important

consequences: policies targeting low- and high-

achieving schools are different.

L https://timss2019.org/reports/achievement/
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Figure 1.
Mathematics and science performance for student

and school averages

student results school results

0 200 400 600 800 300 400 500 600

mathematics science ‘

Therefore, it seems appropriate to distinguish
distinct clusters or profiles of schools based on
patterns of observed characteristics and
consider amore precise picture. For this purpose,
the cluster analysis (k-means) and latent profile
analysis (LPA) were carried out. In the first
approach the schools are split into a set of
predefined groups, so that those in the same
group are as similar as possible and in those
different groups are dissimilar in terms of
specific features. The second method assumes
that there are some latent constructs that are not
directly measurable; however, examining
common contextual features of schools reveals
the hidden patterns and identifies the school
profiles. The results would be useful for linking
school profiles, identifying the problems faced
by different schools, and the implementation of
strategies for a school’'s policy on equal
opportunities.

A preliminary analysis of school performance

has shown that there are high performing and
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low performing schools. We thus run a separate
analysis. Based on the average scores of schools,
clustering was performed using the k-means
method. To determine the number of clusters
the elbow and silhouette methods were used.
The results of the use of the first method
indicated 2 or 3 clusters to be the optimal
solution, while the silhouette suggested 2
clusters. In the cases of two clusters their size
was highly disproportionate, therefore it was
decided to split schools into 3 groups
representing respectively low-, average- and
high performing students. Table 1 shows the
outcome of the clustering of schools, showing
how many of them can be found in each cluster.
The estimations show that there is a large
proportion of schools (56%) with average
results, equalling 408 points for mathematics
and 452 for science; moreover, highly
underperforming schools exhibit mean results
equal to 356 for mathematics and 381 for
science. The mean results of schools that were
classified as high performing were 512 and 543

points for mathematics and science, respectively

Table 1.
Characteristics of clusters of schools
Mean Mean
Number of
Schools math science
schools
result result
Low
60 356 381
performing
Average
117 408 452
performing
High
32 512 543
performing

——

The following scatterplot presenting relation
between results indicates an existing correlation
between them, e, if school average
performance in science is high, it also achieves
high results in mathematics. In particular, Figure
2 shows how there is almost a linear correlation
between the achievements in mathematics and
the ones in science, with the different colors
indicating the cluster to which each school
belongs. Figure 3 shows the distribution of the
average science and mathematics results in

defined clusters.

Figure 2.
Scatrerplor of average school math results on

science results
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Figure 3.
Distribution of average school mathematics and

science results by clusters
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2019.

There can be many factors behind such a
distribution of results. School context is made up
of various kinds of resources, therefore the
disparities may result from many dimensions.
We should look at social, cultural, economic
factors, including school infrastructure, the area,
social capital of students, parents, teachers, and
principals.

School characteristics by school cluster
Although the clusters were identified using
student performance only, they may differ also
due to other factors that may explain the
variation in performance. The characteristics of
the three groups of schools are presented below
and may help us to arrive at a better
understanding of their characteristics and
problems.

Socioeconomic factors

The most common variable distinguishing
schools is the socioeconomic index, often

recognised as the predictor of students’
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achievement. According to Garcia & Weiss
(2017) schools are socially segregated; if only
students were randomly assigned to schools the
problem of socioeconomic disparities would not
exist. Other studies by Caldas & Bankston (1997)
and Perry & McConney (2010) indicate that
students from disadvantaged backgrounds
make more progress if they attend schools with
a higher proportion of students with a high
socioeconomic status. This may also be the case
with Saudi Arabian schools, where for 69% of
schools assigned to the third group more than
50% of students are economically affluent; the
same is true for the 26% of schools from the
second group and every third school from the
first group.

The analysis of the relation between the
resources and

students’ home educational

educational results confirms that economic

situation and access to educational materials
affect student performance, which is especially
visible for students from schools in the third

cluster, where the those with the least

disadvantaged background belong.
Figure 4a.
Relation between mean student home educational

resources and math results
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Source: Authors” own calculation using TIMSS

2019.

Figure 5b. Relation between mean student home

educational resources and science results
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2019.

School location

According to global trends, schools with lower
results are often located in smaller towns. This is
often associated with a worse economic
situation of schools, which may result from the
their financing mechanism, but also from the
economic situation of the inhabitants. It may
also be related to the outflow of better educated
people to cities in search of a better job or future
for themselves and their children. TIMSS data
suggests that a similar pattern exists in Saudi
Arabia, where over 72% of high performing
schools are located in densely populated urban
areas. Only 6.81% are placed in small towns or
villages, 18.15% in medium size cities or larger
towns and 2.64% in the suburbs or outskirts of
urban areas. None of the highly performing

schools is placed in remote rural areas.

——
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Figure 6.

School location by cluster
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Source: Authors” own calculation using TIMSS

2019.

Due to the fact that the school infrastructure
often depends on its location, it should be
mentioned that, contrary to intuition, the highest
performing schools more frequently reported an
instruction significantly affected by resources
shortages. This may not necessarily reflect the
actual quality of these schools’ infrastructure,
but rather the higher expectations of the

principals of better schools.
Parental involvement in students’ education

When talking about expectations, we should
also refer to those set by parents. Parents may
show varying levels of support for and interest in
their children’s education, which may be related
to their own educational experiences. Lara &
(2019) that students’

Saracostti revealed
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academic achievement differs in terms of
parental involvement profiles. Children whose
parents have a higher degree of involvement
have higher academic results. Looking at the
data, itis clear that the third group receives more
support from parents, who are more willing to
get involved in school life and also express
higher expectations. This pattern may confirm
that most education-oriented parents send their
children to schools.

higher-performing
However, parental involvement is a factor that is

difficult  to  directly influence through

educational policy.

Table 2.
Share of schools in terms of parents’ artitudes, as

identified by principals.
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2019.
Teachers’ characteristics

According to the principal’s opinions teachers

employed in high performing schools usually
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have usually higher expectations. In the 94% of
schools in the third cluster the principals
declared that their teaching staff have high or
very high expectations, compared to the 74%
and 63% of schools in the second and first
cluster, respectively. This is in line with the
assumption that teachers account for the quality
of the school when applying for jobs or that the
higher performing schools attach greater
importance to the quality of the teaching staff.
When looking at the teachers’ credentials, they
mostly have a bachelor’s degree or equivalent,
regardless of the cluster; however, teachers
employed in high performing schools are more
likely to report having a masters’ or doctoral

degree.

Table 3.

Distribution of reachers by education, professional

development, and clusters

Science Mathematics
Clus | Clus | Clus Clus | Clus | Clus
ter1|ter2 ter3 ter1 |ter2 |ter3
Education
Upper
secondary 0.0 0.2 41 0.0 0.0 0.0
education
Post-
secondary, 0.0 13 2.3 0.0 0.0 0.0
non-tertiary
Bachelor’s or
equivalent 950 | 931 | 781 | 98.7 | 99.8 | 899
level
Master’s or
equivalent 5.0 5.4 12.6 2.3 0.2 111
level
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Doctor or
equivalent 0.0 0.0 2.9 0.0 0.0 0.0
level
Professional development
None 11.8 45 5.4 8.9 7.8 45
Less than 6
15.0 7.8 248 | 19.8 | 10.2 6.3
hours
6-15 hours 344 | 292 | 19.0 | 391 253 | 383
16-35 hours 213 | 28.7 18.8 | 18.2 | 305 | 173
More than 35
17.5 | 298 | 320 | 140 | 26.2 | 33.7
hours

Source: Authors” own calculation using TIMSS

2019.

When comparing the values of indices based on

teachers’  responses  concerning  school
conditions for school clusters, we can note that
those in schools assigned to the third cluster
report a larger emphasis on academic success;
they are also less likely to admit that teaching is
limited by students’ needs. Teachers employed
in schools belonging to the first cluster have the
worst working conditions. When considering job
satisfaction, the teachers from cluster 2 show the

highest level.

Table 4.
Comparison of mean values in school clusters for

indices based on reachers’ responses

Cluster Cluster Cluster

1 2 3

S.E.

mean mean S.E. Mean S.E.

School Emphasis on

10.32 11.31 11.92

Academic Success

Teaching Limited by

8.94 0.00 9.81 0.00 10.73 0.00

Student Needs

10.76 0.22 11.67 0.15 11.68 0.47

Safe and Orderly Schools

10.82 11.10 10.84

Teachers’ Job Satisfaction
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Source: Authors” own calculation using TIMSS

2019.

As in the case of students, we should also deal
with the problem of absenteeism among
teachers, which affects educational quality and
students

has for

(Rogers & Vegas, 2009). The higher the

important consequences

incidence of this problem the more significant is
the decrease student achievement (Miller,
Murnane & Willett, 2008). One third of
principals from the first school group admitted
that the absence of teachers is a moderate or
serious problem in their schools, compared to
23% in the second and 10% in the third clusters.
Moreover, we also found that in the first and
second clusters the expectations of teachers
related to the school are less frequently “high” or
“very high” than in the third cluster (Figure 6),
which indicataes how teachers tend to have
lower expectations when working in schools in
which lower educational

students exhibit

achievements.
Figure 7.
Schools in terms of teachers’ expectations, as

identified by principals
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Students’ characteristics

In schools with the highest results principals
more frequently identified a student desire to do
well. According to over 40% of principals from
the first group, their schools placed a very high
emphasis on academic success, compared to
23% of schools in the second and 9% in the first
clusters. Also, in the highest performing schools
moderate-to-severe discipline problems were
identified less frequently; they concerned 10%
of these schools, 17% of the average and 28% of
the highly underperforming schools, where
student absenteeism is more frequently a
moderate or a serious problem. According to
Robinson etal. (2018) regular school attendance
plays a critical role in students’ success,
especially in the early stages of education. The
negative effects appear regardless of the
economic situation, ethnicity or gender of
students (Gottfried, 2010). Figure 6 compares
the students’ responses on how often they skip
school. Students attending higher performing
schools are less likely to skip classes - 43% of
students in the third cluster never or almost
never skipped school, compared to 26% of those
in the second and first clusters, where one in five
and one in four students is absent from school
once a week, respectively. The aim of policy in
this area should be to identify the reasons for
absence; both students” unwillingness to attend
and transportation issues (Balfanz & Byrnes,
2013) may be responsible, and action should be

taken to encourage students to attend classes.
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Figure 8.
Proportions of students in school clusters in terms of

being absent from school.

Cluster 3 |
Cluster 2 | INEEG_N_ B
Cluster 1 | NEG—_— |

0% 20% 40% 60% 80% 100%
] Once a week Once every two weeks
| Once a month B Once every two month

B Never or almost never

Source: Authors” own calculation using TIMSS
2019.

Holmes & Croll (1989) found a positive relation
between the amount of time students spent on
homework and their academic performance,
even after controlling for family background.
Table 5 compares the distribution across six
categories, reflecting the time spent by Saudi
Arabian students on doing homework.
Regardless of the school cluster, the majority of
students spend up to 15 minutes on homework.
More students from high performing schools
(40%) spend over 15 minutes on mathematics,
compared to students from other schools (26%
and 24%); however, when considering science,
students from the first cluster more frequently
report spending more than 15 minutes on
homework. It should be noted that the time
spent on learning may also depend on the

students’ skills. If students feel comfortable in a

subject, the homework may take less time.
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Table 5.

Time spent on homework

Mathematics Science
Cluster  Cluster ~ Cluster  Cluster  Cluster  Cluster
1 2 3 1 2 3
My teacher never
39 1.2 09 7.4 49 1.6
gives
1—15 minutes 70.2 | 74.7 | 58.9 | 609 | 723 | 71.3
16—30 minutes 21.3 | 19.8 | 299 | 209 | 15.6 | 20.2
31—60 minutes 4.3 4.2 8.7 6.1 4.0 5.0
61-90 minutes 0.1 0.1 1.3 2.2 1.6 1.4
More than 90
0.2 | 0.1 03 | 25|15 | 05
minutes

Source: Authors” own calculation using TIMSS

2019.

Table 6 compares the mean values of indices for
students attending schools assigned to different
clusters. Students from cluster 3 are in the most
favorable situation when it comes to home
educational resources, where differences
between students are significant. Significant
differences also occur due to student bullying.
This problem affects mainly students from
schools in the first cluster, where 14% of
students declared they experienced bullying
about weekly and 24% about monthly. In cluster
2 these values are 5% and 18%, and 4% and 19%
in cluster 3. Similarly, the largest problem with
disorderly behavior during math lessons
concerns students from the first cluster. When it
comes to students’ attitudes towards subjects,
significant differences arise in the case of
students’ confidence in science - students from
high performing schools (cluster 3) are the most

confident, and those from disadvantaged

schools the least. A similar pattern can be
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observed with confidence in mathematics; here
also students from the highest performing
schools feel the most confident, though the
difference is significant only between first and
second clusters. In other cases, the differences
between students in the school clusters are not
significant, even when in the students’ sense of
belonging.

Table 6.

The average values of student indices for school

clusters
Cluster1 Cluster2 Cluster3
mean S.E. mean S.E. mean S.E.
Home Educational
9.07 0.06 9.58 0.06 10.60 0.15
Resources
Students Sense of
10.22 0.10 10.23 0.07 10.01 0.14
School Belonging
Less Student
9.76 0.11 10.45 0.06 10.40 0.14
Bullying
Students Like
Learning 10.22 | 0.08 | 10.07 | 0.08 9.81 0.15
Mathematics
Instructional Clarity
10.47 0.07 10.60 0.07 10.47 017
in Mathematics
Disorderly Behavior
during Math Does
9.80 0.08 | 10.15 | 0.07 | 1035 | 0.32
not mentioned in
science?
Student Confident in
10.31 0.07 | 10.65 | 0.06 | 1045 | 0.14
Mathematics
Students Value
10.24 | 0.09 | 10.06 | 0.07 9.95 0.12
Mathematics
Students Like
10.38 0.09 10.65 0.08 10.85 0.22
Learning Science
Instructional Clarity
10.59 | 0.08 | 10.77 | 0.08 | 10.97 | 0.21
in Science
Student Confident in
10.33 0.08 10.86 0.06 11.15 0.18
Science
Students Value
10.79 | 0.08 | 10.71 0.08 | 10.86 | 0.16
Science
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Source: Authors” own calculation using TIMSS

2019.

Students from low- and average performing
schools are more likely to attend extra classes
both in mathematics and science in order to
excel. In the case of mathematics, this was
declared by the 60% of students form the first
cluster compared to 31% in the third cluster,
it was 60% and 23%,

while in science

respectively.

Table 7.

Proportion of students artending extra lessons in

ClusterClusterClusterClusterClusterCluster
1 2 3 1 2 3

mathematics and science by school cluster

100%
90%
80%
70%
60%
50%
40%
30%
20%
10%

0%

mathematics science

H No
Yes, to keep up in classes

M Yes, to excel in classes

Source: Authors” own calculation using TIMSS

2019.
School performance

After identifying the main differences between
school clusters, regressions of the mean

mathematics and science results were

conducted. For the analysis the school, teacher
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and student level variables were selected.
Student and teacher variables were transformed
into school means. All the variables were
expected to have positive signs as they had
higher values for students reporting positive

attitudes.

As Table 6 indicates, before clustering all the
variables had a significant impact on the mean
math results, but after grouping schools by
achievement only some of them remained
significant. The home educational resources
significantly influence schools from the first and
second clusters. In line with intuition and
research, improving access to educational
materials can improve their educational
outcomes. From the point of view of cluster 1,
reducing bullying should also improve student
performance. Regardless of the cluster, clear
action should be also taken to reduce student
absences, as this factor is strongly positively
related to students’ performance; however, the
advantaged schools (cluster three) would

benefit the most.

To conclude, the analysis of the mathematics
results indicated that undesirable behaviors
among students should be targeted. It is also
important to provide access to educational
materials to those for whom they are limited, e.g.

due to the family’s financial situation.
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Table 8.

Regression explaining mean marhematics results in

school clusters
Without
Cluster1 | Cluster2 | Cluster3
Variable | clustering
Coef. S.E. Coef. S.E. Coef. SE.  Coef. S.E.
Home
educational 26.81% 349 14.10* 4.56 10.50% 2.68 2474 | 15.02
resources
Experiencing
13.16*% 2.44 6.81*% 3.18 -3.75 230 3.96 9.03
less bullying
Being less
11.45% 3.57 0.33 4.52 5.93* 277 41.39% 8.32
absent at school
Spending more
time on math 42.35% 9.15 -19.46 | 11.44 -0.29 9.61 2333 13.79
homework
Math teacher
opinion on safe 2.44% 1.15 178 1.39 -0.02 0.86 -3.00 3.72
and order
Total number of
computers at 0.97* 0.23 0.13 0.34 0.21 0.19 -0.28 0.29
school

Nore:* p<0.05

A similar analysis was carried out for the mean
results from science. Table 9 demonstrates a
clear, significant association between home
educational resources and science results; in this
case the positive impact of home resources is
also true for the advantaged schools. When
considering bullying, limiting the incidence of
violence at school is important for students from
cluster 2. Similarly to math, here also the
students from cluster 3 can benefit most from
the reduction of absenteeism. The attitude
towards science is also important, and its
positive and significant influence is noticeable in
all school clusters. The analysis also showed that
in the case of science results, the availability of
computers in the school (expressed by the
number of computers) is also important for the

second cluster.
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In conclusion, the analysis of the mean results
from science showed small discrepancies
compared to the case of mathematics, but the
general conclusions are similar - particular
attention should be paid to the problem of
bullying, student absenteeism and home
educational resources, and school facilities that
can compensate for lack of educational materials
at home. Moreover, the students’ attitude to the

subject is crucial.

Table 9.

Regression explaining mean science results in

school clusters
Without
Cluster 1 Cluster 2 Cluster 3
clustering
Coef. S.E. Coef. S.E. Coef. S.E. Coef. S.E.
Hom
educational 23.91* 4.12 15.51% 6.22 10.75* 312 36.81* | 16.07
resources
Experienci
ng less 19.68* 3.22 13.67* 4.14 2.65 3.28 5.99 10.71
bullying
School
-10.14% 3.4 -3.52 4.57 -7.02% 31 -1.66 5.61
belonging
Like
20.43* 329 14.06* 6.53 9.75% 219 21.41* 7.47
science
Being less
absent at 202 461 | -1621* | 698 | -8.96* | 371 | 27.00* | 933
school
More hours
spent by teacher
p ! 3.18 201 -0.61 2.58 -0.57 1.60 -0.87 4.59
on professiona
development
Teaching
limited by
student
4.55% 1.38 1.34 2.04 1.00 1.05 4.69 4.72
needs in
teachers
opinion
Total
number of
1.06% 0.25 0.40 0.42 0.27 0.21 -0.12 0.25
computers
at school
.k
Nore:* p<0.05

Latent profile analysis of schools
The alternative way of grouping schools applied

in this report is Latent Profile Analysis (LPA),
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which specifies the number of school profiles in
the data. For each school the probability of being
assigned to a specific profile is estimated and the
classification into a profile depends on the
highest profile probability (Wen et al., 2020).
Schools belonging to the same profile are similar
to each other because their response patterns
are generated by the same probability
distribution (Lambe & Bristow, 2011). As school
quality has many dimensions, we identify the
latent classes using students’ characteristics,
teachers’ attitudes, school facilities and human
relations. To evaluate the latent profile models
the Bayesian information criterion (BIC) was
used, with the lowest value indicating the best
latent profile solution. This indicated 4 profiles
to be optimal for Saudi Arabia schools.

Comparing the k-means school allocation with
LPA, we see that 80% of schools from the first
cluster (with the lowest educational results)
were assigned to the first class. Nearly 56% of
the schools from second cluster were assigned to
the second class, the remaining schools split
almost equally between the first and fourth
class. Most schools from cluster 3 were assigned
to class 3. Generally, clusters 1 and 3 overlap
with classes 1 and 3. It is worth mentioning that
class 3 differs slightly from class 2 in terms of
mathematics and science results, the differences
mainly being due to other variables. In this class
students achieve higher results than those from

the first and second classes despite having the

largest problems with absence, homework and
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low school belonging and low confidence in
subjects; however, the teachers’ experiences and

school facilities are rather positively evaluated.

The inclusion of additional variables gave us
slightly different results in latent classes than in
clustering; however, groups with the highest
performing and the lowest performing schools
in terms of mathematics and science results

overlapped.

Table 10.

Proportions of schools clustering in groups created

by the latent profile model.

Cluster
1 2 3
1 80.00 21.37 0.00
2 13.33 55.56 6.25
Class
3 0 1.71 84.38
4 6.67 21.37 9.38

Source: Authors” own calculation using TIMSS

2019.

Table 11.
Basic characteristics of school profiles
number meanmath meanscience
of schools result result
Class 1 73 371 398
Class 2 75 405 452
Class 3 29 513 543
Class 4 32 411 450

Source: Authors” own calculation using TIMSS

2019.

In the next step, analogous regressions to those
carried out in the process of clustering were
performed, with some discrepancies due to

different grouping methods. In the first class, the
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index representing bullying is significant. Thus,
reducing bullying can improve the math
outcomes of these schools. Except for the third
class, the significantimpact of home educational
resources was revealed. However, it should be
mentioned that for the third class educational
resources the

and bullying were near

significance  level.  Unequivocally, school
absence significantly affects students from this
group. When it comes to time spent on math
homework it may significantly improve the
educational performance of students from the

second class.

Table 712.
Regression explaining mean mathematics results in

school profiles

‘ Class 1 ‘ Class 2 ‘ Class 3 ’ Class 4

Coef S.E. Coef S.E. Coef S.E. Coef S.E.

Home

educational 20.21* 10.26% 4472 21.88 27.42% 10.20

resources

Experiencin

g less 11.55% 415 432 3.63 2242 10.88 7.29 10.55

bullying

Being less

absentat 56.63% 10.65 2292 13.28

school

Spending

more time

-1538 15.62 4263% 16.21 3227 16.41 3711

on math

homework

Math
teacher
opinion on
safe and

order

Total
number of
computers

at school

_cons 45.99 86.48 12571 81.95 -510.75

Note:* p<0.05

208.65 15.74 18497

For science, it should be noted that among the

lowest performing schools bullying and home
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educational resources affect students results the
most. In the second class, bullying, school
belonging and attitude towards science were
significant. Slightly surprising is the negative
impact of the school belonging index. In the third
class, home educational resources, liking science
and being less absent at school are most
important. Latent classes revealed patterns that
were not noticeable in the clusters. In the fourth
class, home educational resources and attitude

towards science turned out to be significant.

Table 13.
Regression explaining mean science results in school

profiles

Class 1 Class 2 Class 3 Class 4

Coe Coe S.E. Coe S.E. Coe S.E.
S.E.

f 2 3 f4 5 f6 7

Column 1

Home educational

17.64* 58.14* 17.16 40.54* 11.53

resources

Experiencing less

17.30% 9.14% 1417 11.79

bullying

School belonging

-12.53*% -10.12

Like science

6.99 13.63* 24.55% 21.75% 9.28

Being less absent at

-11.32 39.06* 17.24

school

More hours spent
by teacher on
professional

development

Teaching limited by

student needs in
4.67%

teachers’ opinion

Total number of

computers at L10¢

school

_cons

17242 | 19280 9532 | -77480 | 16546 | -54.54 | 16447

Note:* p<0.05
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Conclusions and recommendations

The cluster analysis revealed the characteristics
of the low- average- and high-performing
schools in Saudi Arabia. The lowest achieving
schools generally aggregate students in worse
economic situations. This may be partly related
to their location; in Saudi Arabia disadvantaged
schools are often placed in less populated areas,
which is consistent with worldwide trends. The
problem of students assigned to the school
cluster with the lowest results is also the lack of
expectations and support from parents. When
considering teachers, that they are more likely to
devote less time to professional development
than their colleagues from higher performing
schools. Also, the problem of their absenteeism
is clear. In teachers’ opinion their schools put less
emphasis on academic success and are generally
not so safe and orderly. Interestingly, there is no
significant difference in the teachers’ level of job
satisfaction, compared to teaching staff from
highest performing schools. When it comes to
students, they are not motivated. In addition, the
problem of absenteeism and bullying and other
disorderly behavior affects them. Students’
attitudes to certain subjects should also be
improved. The picture of disadvantaged schools
produced by the analysis is consistent with the
literature. The middle achieving schools also
deal with the problem of inadequate home
educational resources and absenteeism of both
teachers and students. The attitude of students
to some also

subjects s problematic.
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Considering the highest performing schools,
they provide the best educational conditions;
however, they also frequently suffer from
students’ absenteeism. Students do not like and
value math, like their colleagues from worse
performing schools.

To summarize, there is some grouping of social
and economic capital in Saudi Arabian schools.
There is a clear division between schools and a
pattern showing that the higher results are a
result of better conditions, relations, and
atmosphere.

The latent profile analysis confirmed that there is
some division in terms of mean school
performance and student, teacher, and school
characteristics. The results are generally
consistent with the cluster analysis; however, a
group of schools that achieve higher results than
second class was revealed, despite greatest
problems of disorder and poor students’
attitudes.

The quality of schools can be considered in many
dimensions. While often research is limited to
the analysis of the educational results, quality is
a much broader concept, and the characteristics
of students, parents, teachers, and school
environment should also be accounted. This
way, is it possible to obtain a real picture of a
school, define its needs, and develop the
appropriate policy. If, as in the case of Saudi
Arabia, there are differences between schools,
be ineffective.

applying one policy will

Moreover, the problems of disadvantaged
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schools must be dealt with, but the development
of other schools should not be prevented. Thus,
we identified schools with problems of different
scale, and the following recommendations are
targeted accordingly.

Recommendations for the disadvantaged
group of schools (with the lowest academic
results)

In these schools, material support for students is
indispensable, including providing access to
appropriate educational materials that they
cannot access at home. Policies specific for these
schools should also focus on linking parents
with schools. In disadvantaged families, parents
are usually less likely to be involved in their
students’ education, which also translates into
the students’ approach to education - students
from the most disadvantaged schools present
lower levels of motivation, so the creation of
motivational programs for them should be
considered. Also, absenteeism and the problem
of bullying should be monitored closely. The
disorder problem common in these schools also
requires providing targeted teacher education to
furnish them with the knowledge and skills
needed for working with disadvantaged
students. Teachers should not lower their
expectations because of students’ problems with
education but adapt their practices and
the students’ needs. The

strategies  to

development of working conditions and
financial incentives that can attract high quality

teachers could also be considered. One possible
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intervention is that effective teachers should be
compensated and professionally developed to
encourage them to not move to other schools or
roles. It is also worth controlling the absence of
teachers and verifying its causes.
Recommendations for the middle-achieving
schools

In the case of these schools where students
achieve average results, the educational policy
should also focus on providing them with
educational materials. The creation of a teacher
control program that would limit absenteeism is
also required. It is likewise necessary to identify
why students miss classes: is this a matter of lack
of motivation, or are there any other reasons
related to transportation or their teachers’
absenteeism? These schools, like those in the
most disadvantage school group, are most likely
to be located in small cities or communities,
which requires considering motivation policies
for retaining their most effective teachers and
encouraging others to join. The aim of these
schools should also be to improve students’
attitude towards the subjects.
Recommendations for the highest-achieving
schools

As with the two previous groups of schools,
attention should be paid to the problem of
absenteeism. Although students in these schools
do best in the subjects they study, their attitudes
towards the subjects need improvement.
Another recommendation here is to share with

the other groups the practices that are more
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likely to improve their students’ performance,
and maintain a dialogue with other schools to
help them catch up.
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